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Abstract
This study explores dissatisfaction and neutrality metrics from 12 years of a national-level 
undergraduate student survey. The notion of dissatisfaction is much less prevalent in the 
narratives surrounding student survey outcomes, and the underpinning metrics are seldom 
considered. This is despite an increasingly vociferous debate about ‘value for money’ of 
higher education and the positioning of students as consumers in a marketised sector. We 
used machine learning methods to explore over 2.7 million national survey outcomes from 
154 institutions to describe year-on-year stability in the survey items that best predicted 
dissatisfaction and neutrality, together with their similarity to known metric predictors of 
satisfaction. The widely publicised annual increases in student ‘satisfaction’ are shown to 
be the result of complex reductions in the proportions of disagreement and neutrality across 
different survey dimensions. Due to the widespread use of survey metrics in university 
league tables, we create an anonymised, illustrative table to demonstrate how UK 
institutional rankings would have differed if dissatisfaction metrics had been the preferred 
focus for reporting. We conclude by debating the tensions of balancing the provision of 
valuable information about dissatisfaction, with perpetuating negative impacts that derive 
from this important subset of the survey population.

Keywords  Student surveys · Dissatisfaction · Disagreement · Neutrality · Satisfaction

Background

A key component of the marketisation of higher education (HE) has been rising tuition 
fees and the notion that university students are customers or consumers of education 
(Hazelkorn, 2015). Despite opposition to neoliberalism in the sector (Budd, 2017; Baird 
& Elliott, 2018), the increasing reliance on metrics to drive policy and practices is 
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indisputable to the extent that it has been described as ‘metric fetishizisation’ (Spence, 
2019) and ‘datafication’ of HE (Williamson et al., 2020). A significant contributor of the 
shift towards capturing and quantifying educational parameters has been the acquisition, 
reporting, and usage of the views of undergraduate students (Adisa et al., 2022). Surveying 
university student ratings of their educational experiences befits the contested ideology 
of them as consumers evaluating the ‘service’ or educational ‘product’ that they have 
experienced (Naidoo, 2018). There are benefits for universities being associated with 
desirable metric outcomes, particularly the enhancement of national and international 
reputations as a consequence of favourable, publicly available information (Locke, 2014). 
In the UK, this effect is galvanised by the incorporation of metrics into governmental 
evaluations of institutional quality and publicly available third-party schema, such as 
league tables and ‘good university’ guides (Gunn, 2018; Locke, 2011).

Hazelkorn (2015) highlights the heightened influence of metrics worldwide being 
driven by their inclusion in league tables. The practice intensifies competition between 
institutions in a reputation race and may lead to contestable data-driven decision-making 
by senior managers. Thiel (2019) provides evidence of deleterious impacts of the effects 
on the academic community of management practices resulting from responses to survey 
outcomes, drawing on notions of power and governmentality (following Foucault, 1977). 
There is significant evidence of negative effects of metricisation in many organisational 
sectors (Muller, 2018). Baird and Elliott (2018) articulate the problem with performance 
metrics underlying issues with performativity, whereby academic staff try to improve 
metrics without believing in their utility. Spence (2019; p.771) builds on this by 
highlighting the narrow focus that educational metrics provide and how this leads to “the 
illusion that [universities] are managing and controlling something more effectively, but 
doing so produces consequences that run counter to the spirit of the overall exercise”. On 
the other hand, there is evidence that university surveys have played a role in enhancing 
(learning) experiences through empowerment of university students and their student 
unions, as institutions respond to published outcomes (e.g. Brown, 2011; Robinson & 
Sykes, 2014). It has also been argued that self-reported educational survey metrics can 
act as proxy measures of the success of the pedagogical approaches used (Barefoot et al., 
2016), and there is a well-established assertion that tertiary level learners can make valid 
judgements of the quality of their educational experiences (Ramsden, 1991). However, 
there are complex, interacting factors that influence survey participants and many counter 
views (Langan, 2022). This emphasises the need for research into the nature of information 
about university courses that should be used to inform prospective students about their 
quality and potential value (Gunn, 2018).

In those countries that they are used, self-reported surveys can augment a culture of HE 
institutions focusing and responding to overly simplistic quantified ratings (Sabri, 2013). 
There is a particular emphasis in the literature of evidence and viewpoints from the UK 
and Australia for tertiary-level education, as their national survey instruments derived from 
a common ancestor (Yorke, 2015). These countries were early adopters of large scale, 
self-responding surveys of HE student views. We refer to Adisa et al., (2022, 2015) and 
Hazelkorn (2015) for wider insights into the proliferation and worldwide use of this type of 
survey instrument, often being linked to notions of satisfaction with university experiences.

‘Satisfaction’ remains a contested term, and surveys of student views normally provide 
a highly constrained and a highly simplified view of the complex notion of satisfaction 
(Elliott & Shin, 2002). Despite the limitations, purported measures of satisfaction 
are widely reported in research literature, government outputs, and general media. In 
contrast, the reporting of dissatisfaction and disagreement is much less prevalent in 
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narratives about higher education metric outputs. When there is an option of neutrality 
in survey instruments, levels of disagreement do not simply represent an inverse of 
agreement meriting separate explorations of all three outcomes (agreement, neutrality, 
and disagreement; see Smithson et al., 2015). It seems a particularly valuable opportunity 
to explore disagreement metrics in an era of vociferous debate about ‘value for money’ 
for university students and a need to avoid disappointment and complaints from HE 
participants (Khan & Hemsley-Brown, 2021).

There is a long history of evidence that satisfaction and dissatisfaction represent different 
‘dimensions’, providing different information about views rather than merely being simple 
opposites of each other (Herzberg et  al., 1959; Cadotte & Turgeon, 1988). Explorations 
of customer dissatisfaction are widespread, most commonly in research literature for 
marketing and business-related disciplines (e.g. Iyer & Muncy, 2008). However, this is now 
highly developed in other sectors, including a range of sophisticated measures of service 
quality in HE, such as the adaptations of SERVQUAL (e.g. Pham et al., 2022). Personal 
(student) expectations are known to play key roles in governing subsequent dissatisfaction 
with the lived reality and, subsequently, complaint behaviours. For example, notions of 
unfulfilled expectations that lead to customer complaints include defective products, poor 
service quality, and unfulfilled promises (Nimako, 2012). Dissatisfaction with products and 
services is, generally, the precursor to complaints (Huefner & Hunt, 2000) and can result in 
the loss of consumer demand through negative brand association (Juric et al., 2015).

In the current study of the UK’s National Student Survey (NSS), we necessarily use 
a widely applied and simple interpretation of the notions of student satisfaction and 
dissatisfaction, derived directly from the metric responses to the survey item that enquired 
‘Overall, I am satisfied with the course’. Participant satisfaction is therefore represented by 
metric outcomes of Likert responses 4 and 5, and dissatisfaction by 1 and 2 to this survey 
item. This simplistic, metrics-driven approach is established in literature that explores 
the UK’s survey instrument (e.g. Bell, 2022). The neutral response, the mid-value of 3, is 
interpreted as neither satisfied nor dissatisfied. In a broader sense, we follow the ethos of 
Oliver (1989; also cited in Elliott & Shin, 2002) who interpreted student satisfaction as the 
“favourability of a student’s subjective evaluation of the various outcomes and experiences 
associated with education”. Our reliance on metrics means that we make no attempt to 
develop theoretical frameworks around notions of (dis)satisfaction. Further context about 
these concepts is provided by Douglas et al (2008) and Khan and Hemsley-Brown (2021).

There is substantial literature that identifies complex and interacting factors that 
shape university student satisfaction, varying in the level of influence academics can 
manage them (Langan, 2022). Examples include graduate employment (Lenton, 
2015), campus and social life (Elliott & Shin, 2002; Douglas et al., 2015), attainment 
(Nicholson et al., 2013), personality traits (Braun & Zolfagharian, 2016; Dean & Gibbs, 
2015), and ‘lecturer’ attitudes and behaviours (Farr-Wharton et al., 2018). It is argued 
that delivery of experiences that heighten student satisfaction requires employees of a 
university to adhere to the principles of quality customer service (Douglas et al., 2015). 
The so-called service encounters as students engage with university systems can lead 
to ‘moments of truth’ as experienced by customers, and these form an important part 
of their overall impression of the whole service (Carlzon, 1989; Pham et  al., 2022). 
Perceptions of such experiences are largely driven by interactions between people; 
however, other aspects (such as institutional reputation, physical environment, senses 
of professionalism and helpfulness, and personal convenience) may significantly 
influence perceptions of general service quality (Galloway, 1998). Senses of belonging 
in the educational journey and loyalty to the course or institution can further modify 



	 Higher Education

1 3

holistic perceptions of the wider student experience and influence student survey ratings 
(Devinder & Datta, 2003; Braun & Zolfagharian, 2016).

The contentious student-as-customer perspective is a well-known viewpoint that 
modifies narratives of the student experience in complex ways (Budd, 2017; Gremler & 
McCollough, 2002; Iyer & Muncy, 2008). Lala and Priluck (2011) contrast UK student 
experiences with general customer service frameworks, highlighting how comparatively 
simple it is to switch between commercial service providers compared to the complexity of 
leaving a UK university course. In HE systems such as those of the UK, university students 
are subject to high ‘switching costs’, not just financially but also due to the disruption of 
the educational process, difficulty in finding and applying to a new course, and emotional 
challenges of leaving one place and adapting to new physical and social spaces (Singh, 
1990). This complexity may make students more inclined to complain than to exit, and 
this discontent is captured at least, in part, by survey comments and metrics (Langan et al., 
2017). Student decision-making varies across the world as a consequence of the influences 
of many interrelated educational, cultural, and societal factors such as student expectations, 
course experiences, and ultimate learner outcomes (Khan & Hemsley-Brown, 2021).

Drivers of university-level student dissatisfaction have been unearthed through qualitative 
explorations of student views. For example, Douglas et  al. (2008) used critical incident 
analysis to elucidate the drivers of satisfaction and dissatisfaction using questionnaires 
and hand-written narratives in Douglas et al. (2015). This body of work provides valuable 
evidence of the importance of themes of ‘communication’ and ‘attentiveness’ as key 
contributors to satisfying and dissatisfying aspects of undergraduate student experiences. 
These themes have been related to metric predictors of student satisfaction (Langan & 
Harris, 2019), and there is consensus that very few survey items strongly predict the 
overall satisfaction metric in the UK’s National Student Survey (NSS) instrument (Burgess 
et  al., 2018; Langan & Harris, 2019; Langan et  al., 2013; Parapadakis, 2020). These 
relate to ratings of courses running smoothly, perceived effectiveness of teaching, and, to 
a lesser extent, the support they receive. There remains minimal research connecting the 
accompanying text comments to the output metrics. Langan et  al. (2017) found that a 
higher proportion of negative (compared to positive) text comments about aspects of course 
organisation and teaching was associated with lower overall satisfaction. These were also the 
aspects of the student experience commented upon most in the participant text responses. 
There remains a paucity of evidence that dissatisfaction/ disagreement metrics are explicitly 
made available in HE worldwide, although the notion may be raised in local reporting (pers. 
obs.). Dissatisfaction metrics are reported in other areas, such as medicine (e.g. Xu et al., 
2017), architecture (e.g. Pin et al., 2018), digital resource use (e.g. Tilahun & Fritz, 2015) as 
well as broader consumer views (e.g. Gamboa et al., 2015).

We focus on the UK’s National Student Survey (NSS) that was launched in 2005. The 
self-responding instrument was introduced as a development of the Australian Course 
Experience Questionnaire (CEQ; see Ramsden, 1991) and intended to provide publicly 
available data to inform prospective students about where to study before being used 
for quality assurance and quality enhancement purposes (Richardson, 2013). For more 
information about its history, refer to Richardson et al. (2007), and Kandiko Howson and 
Matos (2021). The original instrument harvested views from over two and a half million 
university student participants and reported mostly steady, year-on-year increases in its 
metric outputs during its lifetime from 2005/6 to 2016/17 (Burgess et  al., 2018). This 
was despite indications of ‘levelling off’ of some dimensions such as teaching before the 
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instrument was modified (Langan & Harris, 2019). The rise in metric outcomes was widely 
interpreted as the product of changes implemented by UK institutions as a consequence of 
responding to student views (Burgess et al., 2018).

After 10 years of usage, the NSS instrument underwent a review (see Callender et al., 
2014). The original core set of questions was later modified and relaunched in the 2017/18 
academic cycle, providing 12  years of data from the original instrument (Office for 
Students, 2022). The new survey instrument included additional dimensions and reworded 
items but retained much of the original UK national survey instrument reported on here, 
which comprised the six dimensions: teaching; assessment and feedback; academic 
support; organisation and management; learning resources; and personal development 
(see Table  1). Much of the original survey wording remained unchanged in the new 
version, including the holistic rating of overall satisfaction “Overall I am satisfied with 
my course” (Q22 in the original instrument, becoming Q27 in the new instrument). This 
single item is often considered to be a survey dimension on its own (Cheng & Marsh, 
2010; Fielding et al., 2010).

It is now indisputable that the UK’s national survey instrument has had significant 
impacts on the UK’s HE sector, emanating from reporting of student satisfaction and 
agreement metrics, which are incorporated into a governmental-level Teaching Excellence 
Framework or ‘TEF’ (a simplistic grading of institutional quality; Bell, 2022). There 
remains dynamism and debate about the use of NSS metrics, including the halving of their 
contribution to the TEF (https://​wonkhe.​com/​blogs/​the-​office-​for-​stude​nts-​has-​desig​ned-
a-​new-​tef/). The UK HE ecosystem is viewed as susceptible to tensions associated with 
metrics (Hazelkorn, 2015), and we suggest that international audiences can benefit from 
our dissection of the lifetime of a national survey instrument as means to unveil metric 
drivers associated with student satisfaction and dissatisfaction.

The current study provides new insights into national student surveys by reporting 
longitudinal patterns of disagreement and neutral metrics, in contrast to discourses 
dominated by narratives about student success and satisfaction. Machine learning is 
used to rank the importance of predictors of student dissatisfaction. Metric outcomes are 

Table 1   Overall changes in median dimensional levels of agreement (ratings of 4 and 5), neutrality (rat-
ings of 3), and disagreement (scores of 1 and 2) combined from 2005/6 to 2016/17. Background indication: 
red = greater than 10% change; orange = greater than 5% change; grey = greater than 1% change; white = 
less than 1% change

Change in 

agreement (%)

Change in 

neutrality (%)

Change in 

disagreement (%)

Teaching 5.4 -4.0 -1.4

Assessment and Feedback 13.8 -4.5 -9.4

Support 12.4 -6.3 -6.6

Organisation 9.2 -3.8 -5.5

Learning Resources 9.6 -3.9 -5.6

Personal Development 5.6 -5.3 -0.6

Overall 3.3 -2.7 -1.4

https://wonkhe.com/blogs/the-office-for-students-has-designed-a-new-tef/
https://wonkhe.com/blogs/the-office-for-students-has-designed-a-new-tef/
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also tabulated for illustrative purposes as a way to demonstrate how institutional metric 
rankings change as a result of the emphasis being moved from agreement to disagreement. 
The research aims are to use the original survey dataset to (1) document long-term trends 
in metrics of agreement, disagreement, and neutrality; (2) identify the important metric 
predictors of agreement, disagreement, and neutral outcomes; and (3) explore the impact of 
a shift of metric focus from student agreement to disagreement.

Methods

The quantitative approach used follows Langan and Harris (2019) who explored levels 
of student agreement across institutions in the UK NSS. The survey is administered by 
an independent agency to acquire information about the views of undergraduate students 
in their third (often final) year of study. The output metrics are intended to inform the 
choices of stakeholders such as potential future students, acting as a surrogate measure 
of the quality of the courses (Surridge, 2008). Participants provide ratings of agreement 
for positively worded statements about university experiences (1–5; strong disagreement 
to strong agreement). For consistency with previous research (e.g. Langan et  al., 2013), 
we refer to survey items using the notation ‘Q’ (even though the survey items are not 
formulated as questions), e.g. ‘Q1’ for survey item 1. For each item, there is the option of 
neutrality (a rating of 3). Therefore, expression of disagreement (ratings of 1 or 2) is not 
necessarily an inverse of agreement (ratings of 4 or 5).

Only the final core survey item in the UK survey enquires directly about respondent 
satisfaction with their course. The term ‘satisfaction’ in this context is also commonly used 
in the wider literature to refer to other survey dimensions as well, such as students being 
considered to be ‘satisfied’ with teaching in reference to items in the teaching dimension. 
Strictly, this usage is not representative of the wording of these survey items, which 
are ratings of the experience and not an explicit expression of respondent satisfaction 
(see Langan & Harris, 2019). Here, we use terminology such as ‘agreement’ and 
‘disagreement’ with the positively worded survey item statements. The terms ‘satisfaction’ 
and ‘dissatisfaction’ are used in reference to the outcomes of the survey item enquiring 
about overall satisfaction with the course.

The current study utilises the full lifetime of the original UK survey instrument to 
provide a longitudinal view of the metric outcomes, drawing on 12  years of returns 
to explore consistency and patterns over time. The revised instrument in 2017 was 
very similar in general terms but added new survey dimensions, including learning 
opportunities, learning communities, and the student voice (Pollet & Shepherd, 2022). The 
core components of the original survey instrument were retained, often with identical or 
very similar wording (Callender et al., 2014).

Data extraction and analysis

Nationally available data for 12 years of the UK NSS were extracted from 2005 to 2016 
(i.e. for the academic years from 2005/6 to 2016/17) for all subjects and institutions 
(http://​www.​hefce.​ac.​uk/​learn​ing/​nss/​data/). We selected only institutions with more than 

http://www.hefce.ac.uk/learning/nss/data/
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500 respondents during each year for analysis and used raw (non-benchmarked) data for 
all student typologies. This resulted in a set of 154 institutions and 2,741,654 returns 
across the 12 years. Random forest analysis (Breiman, 2001) was used to interrogate the 
dataset to rank individual survey items Q1–Q21 in their association with classification 
of overall dissatisfaction, neutrality, or satisfaction for survey item Q22. This approach is 
widely used in classification analysis, where the task is to identify associations between 
a set of predictor variables (here, individual survey items Q1 to Q21) and a categorical 
dependent variable (here, the three possible outcomes of Q22). In general terms, random 
forest analysis is a powerful supervised machine learning algorithm that creates multiple 
decision trees, creating a “forest” of outcomes, each slightly different. We used the metric 
survey items to classify the outcomes of the overall satisfaction question (agree, neutral, or 
disagree). To create the different trees, the analysis samples subsets of the overall dataset, 
selecting a subset of variables and cases (i.e. randomly choosing certain respondents and 
survey items to generate a unique outcome, or tree). The outcomes were aggregated for an 
overall ranking of which survey items best predicted the satisfied, dissatisfied, or neutral 
responses.

For our analysis we selected five predictors per tree and 500 trees, using a selection 
of 70% of rows for each tree (Liaw & Wiener, 2002). The relative importance of each 
predictor in the model structure was assessed as an equally weighted mean percentage 
of increase in mean squared error (MSE) and its Gini score (the reduction in accuracy of 
models excluding the target variable), ranking survey items in order of their importance in 
predicting dissatisfaction (Genuer et al., 2010). We qualitatively compared the importance 
of different variables in predicting each of the overall satisfaction class. Finally, a simple 
university ranking table was created based on overall satisfaction and compared it to an 
alternative ranking based on dissatisfaction to facilitate examination of differences between 
these approaches. All analyses were conducted using the statistical package (R Core Team, 
2022).

Findings

Trends of survey dimensions

Longitudinal trends of agreement, disagreement, and neutrality are shown in Fig.  1, 
highlighting the gains in ratings of 4 and 5 responses over the original survey’s lifetime. 
Over time, students became more ‘satisfied’ and less ‘dissatisfied’ together with a 
diminishing proportion of neutrals. Generally, there were very few upper outliers within 
the agreement metrics (i.e. few institutions significantly over-performed in the sense that 
they were associated with extremely high levels of satisfaction), and, also, there were few 
lower outliers with disagreement metrics (i.e. few institutions significantly over-performed 
in the sense that they had significantly lower levels of dissatisfaction). However, outliers 
representing institutions in the extremes of the datasets indicate that certain dimensions, 
particularly those of Organisation & Management and Learning Resources, had examples 
of extreme levels of under- or over-performance in the sector.
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Fig. 1   Longitudinal trends in A agreement (Q22 ratings of 4 and 5), B neutrality (rating of 3), and C disa-
greement (ratings of 1 and 2). Responses for each of the 12 years are shown for all survey ‘dimensions’, 
which average multiple items for survey instrument dimensions (e.g. ‘Teaching’ is represented by four sur-
vey items Q1–Q4). Boxplots represent the inter-quartile interval, and whiskers indicate the 90% confidence 
interval. Horizontal red lines indicate median ratings for each dimension at the start (2005) and the end 
(2016) of the survey instrument lifetime
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There were only minimal levels of disagreement at the start of the survey for 
dimensions such as teaching and personal development. Thus, year-on-year changes 
were relatively minor, and levels remained around 5% of the sample population. Most 
dimensions were relatively stable in their minimal levels of disagreement by the end 
of the survey instrument’s lifetime, arguably with the exceptions of assessment and 
feedback and learning resources that still appeared to be declining. In contrast, there 
were clear declines in the levels of neutrality across all dimensions and at comparatively 
similar magnitudes.

The variation between the survey dimensions in the reductions of neutrality and 
disagreement that ultimately drove the increases in agreement is summarised in Table 1. 
In terms of absolute values, reductions in neutral responses to bolster agreement, rather 
than this being a consequence of reductions in disagreement, were most pronounced 
for the dimensions of personal development (5.3% out of 5.6% increase) and teaching 
(4.0% out of 5.4% increase). Increases in metric outcomes of the other dimensions were 
more balanced in terms of the relative contributions to agreement of reduced levels of 
neutrality and disagreement. This was with the exception of assessment, which exhibited 
the highest level of enhancement overall, and, in this case, the gains were drawn mostly 
from reductions in levels of disagreement (9.4% out of 13.8%).

Fig. 1   (continued)

C Teaching Assessment Support Organisation Resources Personal Overall 

0 .4· 
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Predictors of dissatisfaction and neutrality

The predictors of dissatisfaction and neutrality were identified by calculating the 
amounts of variation explained by survey items (Fig. 2). Explanation of variation was 
dominated by the organisation and management item ‘The course is well organised and 
running smoothly’ (Q15), tougher with items enquiring about perceptions of teaching, 
notably Q1 ‘Staff are good at explaining things’ and Q4 ‘The course is intellectually 
stimulating’. Ratings of courses running smoothly (Q15) were also the strongest 
predictor of neutrality and to a greater degree than with agreement and disagreement 
metrics. The teaching dimension was most strongly associated with dissatisfaction (i.e. 
when it was perceived as poor) together with low ratings of the support item Q11 (‘I 
have been able to contact staff when I needed to’) and the personal development item 
Q21 (‘As a result of my course I feel confident in tackling unfamiliar problems’). In the 
latter case, the perceived lack of confidence expressed in Q21 was more dissatisfying 
when rated low rather than its presence being perceived as satisfying. All other items 
made minimal contributions to the variation overall satisfaction and are considered to 
be little more than ‘noise’ in the model.

Fig. 2   Trends in the predictive power of the NSS survey items (Q1–Q21) based on their relative importance 
as predictors of Q22. Patterns are shown for predictors of satisfaction (ratings of 4 or 5), dissatisfaction 
(ratings of 1 or 2), and neutrality (ratings of 3). Data are shown for all years, subjects, and institutions com-
bined (total n = 2,741,654 responses). A few of the longer survey items were slightly abbreviated for the 
figure with no change to their meaning
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Illustrative league table based on dissatisfaction

The survey instrument was not designed for comparing institutions wholesale or for its 
outputs being incorporated into calculations of simplistic league tables (Callender et al., 
2014). There is a very strong quantitative rationale that institutional output metrics 
from the NSS should not be used for calculations that lead to rankings. There is greater 
variation within institutions than between them and a lack of statistical differences 
between institutional outcomes other than at the extremes of the dataset (Cheng & 
Marsh, 2010; Surridge, 2008). However, as Simpson (2018; p.1345) articulates well, 
“surveys beget rankings”, and survey ratings are routinely incorporated into third party, 
ranked ‘good university’ guides that have significant influence (Turnbull, 2018). The 
UK’s teaching excellence framework uses metrics from some of the NSS instruments 
as part of the calculation to simplistically rank institutions as bronze, silver, or 
gold. Therefore, as much as the authors agree that league tables and rankings can be 
misleading, we feel justified in providing a table of ranked institutions for illustrative 
purposes only. This hypothetical exercise is for research purposes and should be viewed 
only as a way to demonstrate change that results from shifting emphasis to metrics of 
disagreement.

Table 2 highlights ranking differentials of a selection of institutions after switching 
emphasis from measures of satisfaction to dissatisfaction. Change in rankings overall 
represents a zero-balance calculation, so the ‘winners and losers’ are balanced out in 
terms of net positional changes. In the extremes, there was minimal change in ranking 
of the very highest and lowest ranking institutions based on satisfaction when a lack 
of dissatisfaction became the premise. However, below these stable extreme groupings, 
institutions began to show marked changes, particularly ‘mid-ranked’ grouping 
(representing original rankings positioned 66–85; Table  1b), which contained the 
institution that would have most benefited for the whole dataset, Institution ‘AAAA’. 
This extremity climbed 47 places in the league table once the refocus was positioned on 
a lack of dissatisfaction. The third ranked institution originally (institution ‘J’) dropped 
seven places to 10th, which shows significant changes occurred in the highest ranked 
institutions. The greatest drop in ranking was an institution (not shown in the selected 
groupings) that would have dropped from a ranking of 22nd based on satisfaction to a 
ranking of 55th if an absence of dissatisfied participants was the focus.

Discussion

This longitudinal exploration of a national student survey has demonstrated several 
outcomes for the first time. Firstly, the determinants of dissatisfaction and neutrality 
metrics were, to a large degree, both stable over time and mimicked that of student 
satisfaction (cf. Langan & Harris, 2019). Secondly, the widely publicised year-on-
year increases in student satisfaction metrics have been driven by complex reductions 
in neutrality and disagreement from across different survey dimensions. Finally, an 
illustrative league table developed from the longitudinal dataset has illustrated how a 
notional shift to the usage of dissatisfaction metrics would have impacted significantly 
on relative rankings of many UK universities.
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Table 2   An illustrative table to show institutional rankings based on percentages of both overall satisfaction 
(most to least based on the single survey item enquiry directly about satisfaction with the course) and overall 
dissatisfaction (least to most) based on 12 years of outcomes from the original survey instrument. For illustrative 
purposes, a selection of the 20 highest and lowest ranking institutions, together with a middle grouping, is shown. 
Overall dissatisfaction outcomes are shown alongside their relative change in rankings (Rank Dis.), providing a 
relative difference that would result if the emphasis was moved away from the notion of satisfaction (Rank Sat.)

(a) Disagreement rankings 1-20

(b) Disagreement rankings 66-85

Institution Satisfied D issatisfied Rank Sat. Rank Dis. Difference 

A 92.0% 3 .7% 1 1 0 

B 89.9% 4 .2% 5 2 o 3 

C 90. 1% 4.5% 2 3 ! - 1 

D 89.9% 4.6% 4 4 0 

E 89.7% '1.7% 7 5 D 2 

F 89.3% 4.7% 9 6 D 3 

G 89.8% '1.7% 6 7 I -1 

H 89.7% 4.7% 10 8 n 7 

I 88.7% 4.7% 13 9 D 4 

90. 1% 4.8% 3 10 □ - I 

K 89.4% 5 .0% 8 11 a - 3 

L 89.0% 5 .1% 11 12 I - 1 

M 88.2% 5 .2% 16 13 ll 3 

N 89.0% 5.3% 12 14 u -2 

0 87.9% 5 .4% 19 15 n 4 
p 88.2% 5. 11 % 17 16 I 1 

Q 87.5% 5.5% 75 17 □ 8 

R 88.6% 5.5% 14 18 0 -4 

s 87 .4% 5 .5% 27 19 □ 8 

T 87.4% 5 .6% 26 20 □ 6 

Institution Satisfied Dissatisfied Rank Sat . Rank Dis . Difference 

NNN 85 .3% 7 .2% 59 66 □ -7 

000 85.6% 7 .2% 53 67 D -14 

PPP 84.6% 7. 2% /4 6 8 0 6 

QQQ 85 .0 % /.2% 63 69 □ -6 

RRR 85.0% 7.2% 6 '1 70 □ -6 

SSS 83.7% 7.3% 87 71 LJ 16 

m 84.4% 7.4% 75 72 D 3 

uuu 83.8% 7.4% 85 73 D 1 2 

vvv 85 .1% 7.5% 6 1 74 D -1 3 

WWW 84 .7% 7 .5% 7 1 75 0 -4 

XXX 811 .2% 7.6% 78 76 II 2 
yyy 84.8% 7 .6% 69 77 □ -8 

zzz 84 .3% 7 .6% 76 78 0 -2 

AAAA 7 9.2% 7.7% 126 79 I 471 

llllllll 8 2.8% 7.8% 99 80 CJ 1 9 

cccc 82.9% 7.8% 96 8 1 D J C 

DODD 8 3.7% 7 .9% 86 82 D 4 

EEEE 8 2 .5% 7 .9 % 101 83 I 18 

FFFF 84.0% 8.0% 81 84 □ -3 

GGGG 811.0% 8.0% 80 85 □ -5 
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Predictors of dissatisfaction

There was a clear set of metric predictors of overall dissatisfaction that are similar, but 
not identical, to those known to underpin overall satisfaction metrics (Burgess et  al., 
2018; Langan & Harris, 2019). For the entire lifespan of the original instrument, 
variation in Q22 was dominated by items enquiring about perceptions of the course 
running smoothly and aspects of the taught experience (see Langan et  al., 2013). 
The trend was apparent for all three of the broad metric outcomes: satisfaction, 
dissatisfaction, and neutrality, and the overarching influence of perceptions of course 
organisation is supported by explorations of respondent free text comments (Langan 
et al., 2017).

Aspects of teaching (the other main influential dimension of the survey instrument) 
and course organisation have been highlighted as influential in other types of student 
survey. Notably, the UK’s HEPI Student Academic Experience Surveys (https://​www.​
hepi.​ac.​uk/) consider wider aspects of the HE experience. Several recent HEPI reports 
reported experiences of teaching as most influential of student attitudes about perceptions 
of ‘value for money’. These surveys also provide evidence that factors not measured in the 
NSS, such as teaching contact hours, the likelihood of getting a well-paid graduate job, 
and personal well-being, have greater impacts on the quality of the student experience 
than course organisation. This approach exposes limitations of relying on single survey 
instruments such as the NSS for decision-making, despite being the largest in the UK in 
terms of participation rates and most influential (Burgess et al., 2018).

We acknowledge several key constraints on our interpretations, including that 
survey instruments such as the NSS are highly constrained in the comprehensiveness 
of the information that they can harvest about the student experience and bespoke to 
the HE ecosystem they are exploring (Wilson et  al., 1997). In addition, the current 

Table 2   (continued)

(c) Disagreement rankings 135-154

Institution Satisfied Dissatisfied Rank Sat . Rank Dis . Difference 

EEEEEE 73.5% 11.5% 148 1 35 D 13 

FFFFFF 78.5% 11.5% 130 136 □ -6 

GGGGGG 79.2% 11.8% 1 27 137 □ -10 

HHHHHH 76.3% 11.8% 144 1 38 □ 6 

111111 77 .9 % 11.9% 134 139 0 -5 

JJJJJJ 77.8% 1 2.0 % 135 140 □ -5 

KKKKKK 76.5% 1 2. 1% 140 141 I -1 

LLLLLL 76.3% 12.5% 143 14 2 I 1 

MMMMMM 77 .9% 1 2.6% 133 143 □ -10 

NNNNNN 76.3% 12.7% 142 144 ~ -2 

000000 76.4 % 12.8% 141 14 5 □ -4 
pppppp 7 5.8 % 1 3.4 % 14 5 146 I -1 

QQQQQQ 74.7% 13.6% 147 147 ' 0 

RRRRRR 71 .9% 14 .1% 149 148 i 1 

ssssss 75.0% 1 5.3% 146 149 ~ -3 

TTTTTT 71.9% 15.5% 150 150 0 

uuuuuu 69.4% 16.3% 1 5 1 1 5 1 0 

vvvvvv 66.8% 17.4% 152 1 52 0 

wwwwww 65.3% 22.7% 153 153 0 

xxxxxx 58.8 % 23.5% 154 1 54 0 

https://www.hepi.ac.uk/
https://www.hepi.ac.uk/
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study provides a high-level synthesis, and there may be more subtle, granular effects 
such as differences between subjects or participant demographics (Burgess et  al., 
2018; Langan et  al., 2013). In addition, we explored long-term data from the original 
UK survey instrument, and this instrument has now been modified. Satterthwaite and 
Roudsari (2020) explored the UK’s updated NSS instrument and found that, together 
with the perceived value of teaching quality, a new category of ‘learning opportunities’ 
was of significant importance. Parapadakis (2020) used related artificial intelligence 
approaches to explore NSS metrics from Computer Science courses and agreed 
generally with our predictors, whilst also highlighting differences in predictive factors 
between institutional typologies and institutional rankings.

The validity of using simple metrics to explore notions of (dis)satisfaction is, of 
course, disputable, but they provide insights into university students (Langan, 2022) 
and are relatable to other forms of research. Douglas et al., (2006, 2008, 2015) revealed 
perspectives of notions of student satisfiers and dissatisfiers using critical incident 
analyses, questionnaires, and hand-written narratives that are relatable with the 
outcomes of the current study. They positioned the student experience as a ‘service-
product bundle’ that consists of elements such as physical or facilitating goods 
(including teaching activities and environments), explicit ‘sensual’ services (such 
as teaching quality), and implicit psychological services (such as staff friendliness). 
The most impactful themes identified in Douglas et  al. (2006) were around the 
themes of teaching ability of staff, and, subsequently, in Douglas et  al. (2015), the 
themes of communication (strongest dissatisfier) and attentiveness to student needs 
(strongest satisfier) were of highest importance. Many of the other aspects of the 
student experience were perceived as largely ‘neutral’ in the interpretation, relating to 
the ‘noise’ of many items in our models predicting (dis)satisfaction. We suggest that 
the key determinants in Douglas’ works can be linked to the main NSS dimensions 
identified as predictors in the current study: notably, teaching quality, student support, 
and, to a lesser extent, course management (Langan & Harris, 2019). Adopting this 
terminology in the current study, the most influential item pertaining to perceptions 
that students’ courses are running well was the only example of an item being more of 
a satisfier when it was perceived as happening than a dissatisfier (when perceived as 
lacking). Conversely, the teaching experience seems to have been more of a dissatisfier 
when perceived as poor quality than a satisfier when perceived as high quality. The 
nuanced outcome of some factors being more ‘dissatisfying than satisfying’ was also 
the case for items enquiring about advice and support, being able to contact staff and 
confidence in problem-solving. Douglas et al. (2015) suggest institutions should focus 
on satisfiers as a means to improve the service for their ‘primary customers’, whereas 
our outcomes suggest both dissatisfaction and satisfaction could be considered together 
as they represent different groups of participants with different viewpoints and needs.

Drivers of metric gains in satisfaction

The well-publicised national increases in student satisfaction in the UK during the 
lifetime of the original survey instrument were driven by reductions in levels of both 
neutrality and disagreement. We suggest that this scenario is preferable to one where 
the increase in satisfaction was drawn from neutral changing to express agreement with 
unchanged levels of disagreement/dissatisfaction. Since the inception of the national 
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survey, there has been a mantra in UKHE of ‘moving from threes to fours’ (Kernohan, 
2019). This has been in reference to the survey’s Likert scale of 1 to 5, where 4 is 
the threshold to be considered an agreeable response. Thus, there was a possibility 
of reduction in neutrality but not dissatisfaction. Potential ‘ceilings’ to levels 
of satisfaction were identified by Langan and Harris (2019), and the inverse in the 
current study is ‘floors’ that are apparent in some dimensions based on disagreement/ 
dissatisfaction (notable in both teaching and personal development).

The flattening of outcomes occurs towards the end of the original survey 
instrument’s lifetime suggests a potential difficulty to reach population (somewhere 
in the region of about 5% of respondents for satisfaction) was prevailing before the 
survey instrument was reviewed and modified. This situation prompts questions of 
how to further reduce the levels of disagreement and whether institutions will focus on 
this group if disagreement metrics are not reported directly. The notion of a resilient 
dissatisfied group raises a possibility that student dissatisfaction may qualify as a 
wicked problem that will not be entirely solved (Rittel and Webber, 1973), a scenario 
that has been suggested for other HE challenges (e.g. student withdrawal; Hamshire 
et  al., 2019). This research flags a need to explore the new survey instrument when 
it has been administered for sufficient time to explore longitudinal trends. There are 
already documented perturbations of the UK’s student views, including drops in metric 
outcomes of the updated NSS instrument and other national-level survey outcomes, 
during the global coronavirus pandemic captured that remain under scrutiny (Gibbons, 
2022).

Use of disagreement metrics

We suggest that there is need for debate about the public visibility of disagreement 
metrics if agreement metrics are to continue to be utilised and reported publicly. 
Disagreement and dissatisfaction provide a wider view of student survey outcomes 
(Cadotte & Turgeon, 1988) and, potentially, could enhance data-driven decision-
making (see Hazelkorn, 2015 for challenges to this practice). It is acknowledged 
that there are risks associated with emphasising dissatisfaction, including fuelling 
discourse about students as ‘displeased customers’, at least in some contexts of their 
university experiences (Budd, 2017). This approach could exacerbate known issues with 
neoliberalism in the sector, such as the impacts of surveys on staff mental health (Thiel, 
2019) and this in the context that students may not be fully aware of what is in their 
best interests (Spence, 2019). Dissatisfaction metrics could unfairly highlight the views 
of few individuals if they are the focus, be seen out of context, and disproportionally 
impact staff mental health meaning that student-customer satisfaction is not a worthy 
aim for colleges and universities (Arum & Roksa, 2014; p.2561).

The use of tabulation of rankings that we have provided is purely a mechanism to 
demonstrate how disagreement metrics could influence the UK HE sector outcomes, 
simply ranking them to show change. If dissatisfaction metrics were available, we 
suggest that it is extremely likely in the UK that some third-party providers would 
rank institutions in similar fashion to the use of agreement metrics. We do not support 
compounding these metrics into rankings (Callender et al., 2014) and acknowledge that 
the disagreement metrics represent only a small proportion of respondent views in the 
NSS (less than about 15% of the sample population). It is arguable that, despite being a 
small proportion of the sample population, these are important voices to be recognised, 
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representing several hundreds of thousands of non-satisfied individuals over the survey’s 
lifetime. The hypothetical exercise showed how there would be noticeable changes in 
ranked outcomes, and the most likely to be affected were institutions in the ‘squeezed 
middle’ and not those in the extremes of the dataset. There is also consideration that the 
competition for improved league table positions means that institutions need to change 
views/experiences of neutral and dissatisfied individuals in what seems like a ‘hard-to-
reach’ group, potentially creating the wicked problem of tackling student satisfaction, as 
there may be for student withdrawal (cf. Hamshire et al., 2019).

The current study prompts the question as to whether disagreement/dissatisfaction 
metrics should accompany metrics of agreement/satisfaction. Consumer ratings that are 
negative are highly influential even if they represent a tiny proportion of the response 
population, such as looking at the most negative reviews of products (Filieri et  al., 
2019). Outliers in the current study show that some institutions have a significant 
number of students who expressed non-satisfaction with their courses. It is debatable 
whether universities should place more value on the majority vote of satisfaction 
or the less-palatable minority who are dissatisfied. In one sense, we suggest that it is 
useful for stakeholders to have more information and greater context as long as they 
are contextualised in terms of the sample population they represent. On the other hand, 
authors such as Thiel (2019) and Sabri (2013) provide strong views that student surveys 
can have impactful negative impacts, notably on academic staff.

Tensions between the processes of marketisation of HE, financial drivers, access for 
greater numbers, diversity of students, and the (dis)satisfaction of all stakeholders are 
beyond the limits of the evidence base of the current study. We do, however, provide 
evidence of the changes in non-satisfied participants for the lifespan of a national 
survey instrument and suggest the outcome need context for meaningful interpretation. 
We also acknowledge that practices such as third-party rankings are an unsubstantiated 
reality of modern some HE cultures. Arguably, avoidance of reporting and utilising 
dissatisfaction metrics could be viewed in the same light as when HE practitioners 
make difficult decisions in the design of higher learning programmes that enhance 
learning gains but are not popular with students (e.g. Boehler et al., 2006).

There remains a need to clarify the effects at a more granular scale in terms of 
separating analyses of the ratings of disagreement (1 and 2) and agreement (4 and 
5). Amongst other outcomes, this would highlight drivers of extreme dissatisfaction 
(aligned with the concept of ‘nay sayers’; see Blamey et  al., 1999). It has been 
suggested that the anchors ‘definitely agree’ and ‘mostly agree’ are less of an issue 
and can be combined for reporting as a measure of satisfaction, whereas ‘definitely 
disagree’ and ‘mostly disagree’ are distinct and should not be combined as a measure 
of dissatisfaction (Higher Education Funding Council for England, 2014). This 
suggests more research is required to determine how dissatisfaction is usefully reported 
if it is agreed to be beneficial as a notional concept.

In the support of providing this type of information, it is obvious that some 
prospective students may wish to know the levels of dissatisfaction for particular 
courses. Views of displeased customers, in general, are highly valued (Gavilan et al., 
2018), for example the negative impact of 1-star reviews has been shown to be greater 
than the positive impact of 5-star reviews (Papathanassis & Knolle, 2011). The 
availability of dissatisfaction data would provide a more comprehensive representation 
of student views than the focus on agreement. In terms of league table rankings, 
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even with a wholesale move to disagreement from agreement, HEIs in the extremes 
of the rankings would likely see very little difference in this notional change. The 
highest-ranking institutions had little potential for change due to the low proportion 
of neutrality and disagreement. Despite potential ‘headspace’ for improvement 
in levels of agreement, the very lowest-performing institutions in this context were 
‘significantly lower’ than counterparts that sat only slightly higher in the rankings and 
would thus need substantial change to enhance rankings (see Cheng & Marsh, 2010). 
It is important to stress again that, although the survey outcomes are not designed for 
rankings, they are most impactful when third parties do this (Hazelkorn, 2015). We 
suggest it is necessary to frame the point in this manner as a means to emphasise the 
potential of a change of ethos.

There is a hypothetical argument that students that have made the decision to 
express disagreement would be more difficult to influence unduly than their ‘neutral’ 
counterparts as a means to enhance the survey’s outcomes. There is evidence that 
institutions have used techniques to inflate the survey outcomes, albeit much of this is 
in mainstream media (Newman, 2008). These include signals to students to consider 
“what do you have to lose” by returning high metrics, whereas poor NSS outcomes 
may impact the reputation of their home institution and, consequently, negatively affect 
their own life chances (Adisa et  al., 2022). There are many opportunities and means 
to overtly or covertly influence respondents to be more positive (see guidance for 
avoiding undue influence by Ipsos MORI, 2019). There also remains a possibility that 
Campbell’s Law is in effect, namely that ‘the more any quantitative social indicator 
is used for social decision-making, the more subject it will be to corruption pressures 
and the more apt it will be to distort and corrupt the social processes it is intended to 
monitor’ (Sidorkin, 2016).

Conclusions

This study has confirmed that a narrow range of aspects of the student experience captured 
by a national level survey drove dissatisfaction metrics. The most influential items were 
related to course management and teaching quality, a finding that is consistent with 
predictors of satisfaction metrics. Most items were more dissatisfying when perceived as 
poor or absent than satisfying when effective or present. This was apart from the most 
influential factor of a course running smoothly, which was more of a satisfier when 
considered to have occurred. Diminishing levels of reported neutrality and disagreement 
that drive agreement metric enhancements were dependant on the survey dimension, led to 
the increasing levels of positive responses nationally. Outliers show that some institutions 
are under and overperforming in the UK sector in terms of levels of dissatisfaction, 
representing many students who have invested in the experience. It is acknowledged that 
our findings are derived from the original UK NSS survey instrument (see Richardson, 
2005), and we cannot account for more recent turbulence in the outcomes of the new 
survey instrument or impacts on outcomes of the new survey dimensions (see Pollett 
& Shepherd, 2022). We suggest that it is worth the risk here of perpetrating neoliberal 
ideologies by providing our anonymised table of institutional disagreement rankings. 
However, this is just to raise the question and generate debate about whether the negative 
voices that emanate from a small proportion of the survey outcomes should be captured 
and considered alongside agreement metrics.



	 Higher Education

1 3

Declarations 

Conflict of interest  The authors declare no competing interests.

Open Access  This article is licensed under a Creative Commons Attribution 4.0 International License, which 
permits use, sharing, adaptation, distribution and reproduction in any medium or format, as long as you give 
appropriate credit to the original author(s) and the source, provide a link to the Creative Commons licence, 
and indicate if changes were made. The images or other third party material in this article are included in the 
article’s Creative Commons licence, unless indicated otherwise in a credit line to the material. If material is 
not included in the article’s Creative Commons licence and your intended use is not permitted by statutory 
regulation or exceeds the permitted use, you will need to obtain permission directly from the copyright 
holder. To view a copy of this licence, visit http://​creat​iveco​mmons.​org/​licen​ses/​by/4.​0/.

References

Arum, R., & Roksa, J., (2014). Aspiring adults adrift: Tentative transitions of college graduates. Chicago: 
University of Chicago Press.

Adisa, T. A., Harrison, M., Sani, K. F., Mingazova, D., & Kypuram, J. (2022). The National Student Survey 
and the ‘customerization’of university students: a qualitative study of UK higher education. Higher 
Education, 1–18.

Baird, J.-A., & Elliott, V. (2018). Metrics in education—Control and corruption. Oxford Review of 
Education, 44, 533–544. https://​doi.​org/​10.​1080/​03054​985.​2018.​15048​58

Barefoot, H., Oliver, M., & Mellar, H. (2016). Informed choice? How the United Kingdom’s key information 
set fails to represent pedagogy to potential students. Quality in Higher Education, 22, 3–19.

Bell, K. (2022). Increasing undergraduate student satisfaction in higher education: The importance of 
relational pedagogy. Journal of Further and Higher Education, 46, 490–503. https://​doi.​org/​10.​1080/​
03098​77X.​2021.​19859​80

Blamey, R. K., Bennett, J. W., & Morrison, M. D. (1999). Yea-saying in contingent valuation surveys. Land 
Economics, 75, 126–141. https://​doi.​org/​10.​2307/​31469​97

Boehler, M. L., Rogers, D. A., Schwind, C. J., Mayforth, R., Quin, J., Williams, R. G., & Dunnington, 
G. (2006). An investigation of medical student reactions to feedback: A randomised controlled trial. 
Medical Education, 40, 746–749. https://​doi.​org/​10.​1111/j.​1365-​2929.​2006.​02503.x

Braun, J., & Zolfagharian, M. (2016). Student participation in academic advising: Propensity, behavior, 
attribution and satisfaction. Research in Higher Education, 57, 968–989. https://​doi.​org/​10.​1007/​
s11162-​016-​9414-2

Breiman, L. (2001). Random forests. Machine Learning, 45, 5–32. https://​doi.​org/​10.​1023/A:​10109​33404​
324

Brown, S. (2011). Bringing about positive change in the higher education student experience: A case 
study. Quality Assurance in Education. https://​doi.​org/​10.​1108/​09684​88111​11580​27

Budd, R. (2017). Undergraduate orientations towards higher education in Germany and England: 
Problematizing the notion of ‘student as customer.’ Higher Education, 73, 23–37. https://​doi.​org/​
10.​1007/​s10734-​015-​9977-4

Burgess, A., Senior, C., & Moores, E. (2018). A 10-year case study on the changing determinants of 
university student satisfaction in the UK. PLOS One, 13, e0192976. https://​doi.​org/​10.​1371/​journ​
al.​pone.​01929​76

Cadotte, E. R., & Turgeon, N. (1988). Dissatisfiers and satisfiers: Suggestions from consumer complaints 
and compliments | The Journal of Consumer Satisfaction, Dissatisfaction and Complaining 
Behavior. Journal of Consumer Satisfaction, Dissatisfaction and Complaining Behaviour, 1, 74–79.

Callender, C., Ramsden, P., & Griggs, J. (2014). Review of the “National Student Survey”: Report to 
the UK higher education funding bodies by NatCen Social Research, the Institute of Education, 
University of London and the Institute for Employment Studies (Monograph). HEFCE, Bristol, UK.

Carlzon, J. (1989). Moments of truth, New (edition). HarperBus.
Cheng, J. H. S., & Marsh, H. W. (2010). National student survey: Are differences between universities 

and courses reliable and meaningful? Oxford Review of Education, 36, 693–712. https://​doi.​org/​10.​
1080/​03054​985.​2010.​491179

Dean, A., & Gibbs, P. (2015). Student satisfaction or happiness? A preliminary rethink of what is 
important in the student experience. Quality Assurance in Education, 23, 5–19. https://​doi.​org/​10.​
1108/​QAE-​10-​2013-​0044

http://creativecommons.org/licenses/by/4.0/
https://doi.org/10.1080/03054985.2018.1504858
https://doi.org/10.1080/0309877X.2021.1985980
https://doi.org/10.1080/0309877X.2021.1985980
https://doi.org/10.2307/3146997
https://doi.org/10.1111/j.1365-2929.2006.02503.x
https://doi.org/10.1007/s11162-016-9414-2
https://doi.org/10.1007/s11162-016-9414-2
https://doi.org/10.1023/A:1010933404324
https://doi.org/10.1023/A:1010933404324
https://doi.org/10.1108/09684881111158027
https://doi.org/10.1007/s10734-015-9977-4
https://doi.org/10.1007/s10734-015-9977-4
https://doi.org/10.1371/journal.pone.0192976
https://doi.org/10.1371/journal.pone.0192976
https://doi.org/10.1080/03054985.2010.491179
https://doi.org/10.1080/03054985.2010.491179
https://doi.org/10.1108/QAE-10-2013-0044
https://doi.org/10.1108/QAE-10-2013-0044


Higher Education	

1 3

Devinder, K., & Datta, B. (2003). A study of the effect of perceived lecture quality on post-lecture 
intentions. Work Study, 52, 234–243. https://​doi.​org/​10.​1108/​00438​02031​04859​67

Douglas, J., Douglas, A., & Barnes, B. (2006). Measuring student satisfaction at a UK university. 
Quality Assurance in Education, 14, 251–267. https://​doi.​org/​10.​1108/​09684​88061​06785​68

Douglas, J., McClelland, R., & Davies, J. (2008). The development of a conceptual model of student 
satisfaction with their experience in higher education. Quality Assurance in Education, 16, 19–35. 
https://​doi.​org/​10.​1108/​09684​88081​08483​96

Douglas, J. A., Douglas, A., McClelland, R. J., & Davies, J. (2015). Understanding student satisfaction 
and dissatisfaction: An interpretive study in the UK higher education context. Studies in Higher 
Education, 40, 329–349. https://​doi.​org/​10.​1080/​03075​079.​2013.​842217

Elliott, K. M., & Shin, D. (2002). Student satisfaction: An alternative approach to assessing this 
important concept. Journal of Higher Education Policy and Management, 24, 197–209. https://​doi.​
org/​10.​1080/​13600​80022​00001​3518

Farr-Wharton, B., Charles, M. B., Keast, R., Woolcott, G., & Chamberlain, D. (2018). Why lecturers 
still matter: The impact of lecturer-student exchange on student engagement and intention to leave 
university prematurely. Higher Education, 75, 167–185. https://​doi.​org/​10.​1007/​s10734-​017-​0190-5

Fielding, A., Dunleavy, P. J., & Langan, A. M. (2010). Interpreting context to the UK’s National Student 
(satisfaction) Survey data for science subjects. Journal of Further and Higher Education, 34, 347–
368. https://​doi.​org/​10.​1080/​03098​77X.​2010.​484054

Filieri, R., Raguseo, E., & Vitari, C. (2019). What moderates the influence of extremely negative ratings? 
The role of review and reviewer characteristics. International Journal of Hospitality Management, 
77, 333–341. https://​doi.​org/​10.​1016/j.​ijhm.​2018.​07.​013

Foucault, M. (1977). Discipline and punish. Penguin.
Galloway, L. (1998). Quality perceptions of internal and external customers: A case study in educational 

administration. The TQM Magazine, 10, 20–26. https://​doi.​org/​10.​1108/​09544​78981​01977​74
Gamboa, S., Pelov, A., Maillé, P., Lagrange, X., & Montavont, N. (2015). Reducing the energy footprint 

of cellular networks with delay-tolerant users. IEEE Systems Journal, 11, 729–739. https://​doi.​org/​
10.​1109/​JSYST.​2015.​24763​76

Gavilan, D., Avello, M., & Martinez-Navarro, G. (2018). The influence of online ratings and reviews on 
hotel booking consideration. Tourism Management, 66, 53–61. https://​doi.​org/​10.​1016/j.​tourm​an.​
2017.​10.​018

Genuer, R., Poggi, J.-M., & Tuleau-Malot, C. (2010). Variable selection using random forests. Pattern 
Recognition Letters, 31, 2225–2236. https://​doi.​org/​10.​1016/j.​patrec.​2010.​03.​014

Gibbons, C. (2022). Surviving a pandemic - Understanding the role of student stress, personality and 
coping on course satisfaction and anxiety during lockdown. Innovations in Education and Teaching 
International, 1–13. https://​doi.​org/​10.​1080/​14703​297.​2022.​20643​26

Gremler, D. D., & McCollough, M. A. (2002). Student satisfaction guarantees: An empirical examination 
of attitudes, antecedents, and consequences. Journal of Marketing Education, 24, 150–160. https://​doi.​
org/​10.​1177/​02775​30240​02008

Gunn, A. (2018). Metrics and methodologies for measuring teaching quality in higher education: 
Developing the Teaching Excellence Framework (TEF). Educational Review, 70, 129–148. https://​doi.​
org/​10.​1080/​00131​911.​2017.​14101​06

Hamshire, C., Jack, K., Forsyth, R., Langan, A. M., & Harris, W. E. (2019). The wicked problem of 
healthcare student attrition. Nursing Inquiry, 26, e12294. https://​doi.​org/​10.​1111/​nin.​12294

Hazelkorn, E. (2015). Rankings and the reshaping of higher education: The battle for world-class excellence. 
Springer.

Herzberg, F., Mausner, B., & Snyderman, B. B. (1959). The motivation to work (2nd ed.). John Wiley & 
Sons.

Higher Education Funding Council for England. (2014). UK review of the provision of information about 
higher education: National student survey results and trends analysis 2005–2013 [WWW Document]. 
URL https://​www.​voced.​edu.​au/​conte​nt/​ngv:​66066 (accessed 10.10.22).

Huefner, J., & Hunt, H. (2000). Consumer retaliation as a response to dissatisfaction. undefined.
Ipsos MORI. (2019). National Student Survey 2020 Good Practice Guide.
Iyer, R., & Muncy, J. A. (2008). Service recovery in marketing education: It’s what we do that counts. 

Journal of Marketing Education, 30, 21–32. https://​doi.​org/​10.​1177/​02734​75307​312195
Juric, B., Smith, S., & Wilks, G. (2015). Negative customer brand engagement: An overview of conceptual 

and blog-based findings. Customer Engagement, 278–294.
Kandiko Howson, C., & Matos, F. (2021). Student surveys: Measuring the relationship between satisfaction 

and engagement. Education Sciences, 11, 297. https://​doi.​org/​10.​3390/​educs​ci110​60297

https://doi.org/10.1108/00438020310485967
https://doi.org/10.1108/09684880610678568
https://doi.org/10.1108/09684880810848396
https://doi.org/10.1080/03075079.2013.842217
https://doi.org/10.1080/1360080022000013518
https://doi.org/10.1080/1360080022000013518
https://doi.org/10.1007/s10734-017-0190-5
https://doi.org/10.1080/0309877X.2010.484054
https://doi.org/10.1016/j.ijhm.2018.07.013
https://doi.org/10.1108/09544789810197774
https://doi.org/10.1109/JSYST.2015.2476376
https://doi.org/10.1109/JSYST.2015.2476376
https://doi.org/10.1016/j.tourman.2017.10.018
https://doi.org/10.1016/j.tourman.2017.10.018
https://doi.org/10.1016/j.patrec.2010.03.014
https://doi.org/10.1080/14703297.2022.2064326
https://doi.org/10.1177/027753024002008
https://doi.org/10.1177/027753024002008
https://doi.org/10.1080/00131911.2017.1410106
https://doi.org/10.1080/00131911.2017.1410106
https://doi.org/10.1111/nin.12294
https://www.voced.edu.au/content/ngv:66066
https://doi.org/10.1177/0273475307312195
https://doi.org/10.3390/educsci11060297


	 Higher Education

1 3

Kernohan, D. (2019). Why we can’t get no dissatisfaction. WonkHE. https://​wonkhe.​com/​blogs/​why-​we-​
cant-​get-​no-​dissa​tisfa​ction/

Khan, J., & Hemsley-Brown, J. (2021). Student satisfaction: The role of expectations in mitigating the pain 
of paying fees. Journal of Marketing for Higher Education, 0, 1–23. https://​doi.​org/​10.​1080/​08841​241.​
2021.​19736​46

Lala, V., & Priluck, R. (2011). When students complain: An antecedent model of students’ intention to 
complain. Journal of Marketing Education, 33, 236–252. https://​doi.​org/​10.​1177/​02734​75311​420229

Langan, A. M., & Harris, W. E. (2019). National student survey metrics: Where is the room for 
improvement? Higher Education, 78, 1075–1089. https://​doi.​org/​10.​1007/​s10734-​019-​00389-1

Langan, A. M., Dunleavy, P., & Fielding, A. (2013). Applying models to national surveys of undergraduate 
science students: What affects ratings of satisfaction? Education Sciences, 3, 193–207. https://​doi.​org/​
10.​3390/​educs​ci302​0193

Langan, A. M., Scott, N., Partington, S., & Oczujda, A. (2017). Coherence between text comments and the 
quantitative ratings in the UK’s National Student Survey. Journal of Further and Higher Education, 
41, 16–29. https://​doi.​org/​10.​1080/​03098​77X.​2014.​10002​81

Langan, A. M., (2022). Educational metrics and leadership. In: Leading innovation and creativity in 
university teaching (p.26). Routledge, UK.

Lenton, P. (2015). Determining student satisfaction: An economic analysis of the National Student Survey. 
Economics of Education Review, 47, 118–127. https://​doi.​org/​10.​1016/j.​econe​durev.​2015.​05.​001

Liaw, A., & Wiener, M. (2002). Classification and regression by randomForest. R News, 2(3), 18–22.
Locke, W. (2014). The intensification of rankings logic in an increasingly marketised higher education 

environment. European Journal of Education, 49, 77–90. https://​doi.​org/​10.​1111/​ejed.​12060
Locke, W. (2011). The institutionalization of rankings: Managing status anxiety in an increasingly 

marketized environment, in: Shin, J.C., Toutkoushian, R.K., Teichler, U. (Eds.), University Rankings: 
Theoretical Basis, Methodology and Impacts on Global Higher Education, The Changing Academy – 
The Changing Academic Profession in International Comparative Perspective. Springer Netherlands, 
Dordrecht, 201–228. https://​doi.​org/​10.​1007/​978-​94-​007-​1116-7_​11

Muller, J. Z. (2018). The tyranny of metrics, the tyranny of metrics. Princeton University Press. https://​doi.​
org/​10.​1515/​97806​91191​263

Naidoo, R. (2018). The competition fetish in higher education: Shamans, mind snares and consequences. 
European Educational Research Journal, 17, 605–620. https://​doi.​org/​10.​1177/​14749​04118​784839

Newman, M. (2008). Students urged to inflate national survey marks to improve job options. Times Higher 
Education (THE) 7. https://​www.​times​highe​reduc​ation.​com/​news/​stude​nts-​urged-​to-​infla​te-​natio​nal-​
survey-​marks​to-​impro​ve-​job-​optio​ns/​401883.​artic​le. Accessed 16 Feb 23.

Nicholson, L., Putwain, D., Connors, L., & Hornby-Atkinson, P. (2013). The key to successful achievement 
as an undergraduate student: Confidence and realistic expectations. Studies in Higher Education, 38, 
285–298. https://​doi.​org/​10.​1080/​03075​079.​2011.​585710

Nimako, S. G. (2012). Linking quality, satisfaction and behaviour intentions in Ghana’s mobile 
telecommunication industry. European Journal of Business and Management, 4, 18.

Office for Students. (2022). National Student Survey - NSS [WWW Document]. URL https://​www.​offic​
efors​tuden​ts.​org.​uk/​advice-​and-​guida​nce/​stude​nt-​infor​mation-​and-​data/​natio​nal-​stude​nt-​survey-​nss/

Oliver, R. L. (1989). Processing of the satisfaction response in consumption: A suggested framework 
and research propositions | The Journal of Consumer Satisfaction. Dissatisfaction and Complaining 
Behavior, 2, 1–16.

Papathanassis, A., & Knolle, F. (2011). Exploring the adoption and processing of online holiday reviews: 
A grounded theory approach. Tourism Management, 32, 215–224. https://​doi.​org/​10.​1016/j.​tourm​
an.​2009.​12.​005

Parapadakis, D. (2020). Can artificial intelligence help predict a learner’s needs? Lessons from 
predicting student satisfaction. London Review of Education, 18, 178–195.

Pham, T. T. K., Vu, D. T., & Dinh, V. H. (2022). The impact of academic aspect quality on student 
disengagement in higher education. Education Sciences, 12(8), 507. https://​doi.​org/​10.​3390/​educs​
ci120​80507

Pin, C., Medina, C., & McArthur, C. C. (2018). Supporting post-occupant evaluation through work order 
evaluation and visualization in FM-BIM. ISARC. Proceedings of the International Symposium on 
Automation and Robotics in Construction, 35, 1–8.

Pollet, T. V., & Shepherd, L. (2022). Subscales in the National Student Survey (NSS): Some 
considerations on their structure. Journal of Further and Higher Education, 46, 1195–1211. https://​
doi.​org/​10.​1080/​03098​77X.​2022.​20600​69

https://wonkhe.com/blogs/why-we-cant-get-no-dissatisfaction/
https://wonkhe.com/blogs/why-we-cant-get-no-dissatisfaction/
https://doi.org/10.1080/08841241.2021.1973646
https://doi.org/10.1080/08841241.2021.1973646
https://doi.org/10.1177/0273475311420229
https://doi.org/10.1007/s10734-019-00389-1
https://doi.org/10.3390/educsci3020193
https://doi.org/10.3390/educsci3020193
https://doi.org/10.1080/0309877X.2014.1000281
https://doi.org/10.1016/j.econedurev.2015.05.001
https://doi.org/10.1111/ejed.12060
https://doi.org/10.1007/978-94-007-1116-7_11
https://doi.org/10.1515/9780691191263
https://doi.org/10.1515/9780691191263
https://doi.org/10.1177/1474904118784839
https://www.timeshighereducation.com/news/students-urged-to-inflate-national-survey-marksto-improve-job-options/401883.article
https://www.timeshighereducation.com/news/students-urged-to-inflate-national-survey-marksto-improve-job-options/401883.article
https://doi.org/10.1080/03075079.2011.585710
https://www.officeforstudents.org.uk/advice-and-guidance/student-information-and-data/national-student-survey-nss/
https://www.officeforstudents.org.uk/advice-and-guidance/student-information-and-data/national-student-survey-nss/
https://doi.org/10.1016/j.tourman.2009.12.005
https://doi.org/10.1016/j.tourman.2009.12.005
https://doi.org/10.3390/educsci12080507
https://doi.org/10.3390/educsci12080507
https://doi.org/10.1080/0309877X.2022.2060069
https://doi.org/10.1080/0309877X.2022.2060069


Higher Education	

1 3

Ramsden, P. (1991). A performance indicator of teaching quality in higher education: The course 
experience questionnaire. Studies in Higher Education, 16, 129–150. https://​doi.​org/​10.​1080/​03075​
07911​23313​82944

Richardson, J. T. E. (2005). Instruments for obtaining student feedback: A review of the literature. 
Assessment & Evaluation in Higher Education, 30, 387–415. https://​doi.​org/​10.​1080/​02602​93050​
00991​93

Richardson, J. T. E., Slater, J. B., & Wilson, J. (2007). The National Student Survey: Development, 
findings and implications. Studies in Higher Education, 32, 557–580. https://​doi.​org/​10.​1080/​
03075​07070​15737​57

Richardson, J. T. E. (2013). The National Student Survey and its impact on UK higher education, in: 
Shah, M., Nair, C.S. (Eds.). Commission for Academic Accreditation, UAE, Abu Dhabi, 76–84.

Rittel, H. W. J., & Webber, M. M. (1973). Dilemmas in a general theory of planning. Policy Sciences, 4, 
155–169. https://​doi.​org/​10.​1007/​BF014​05730

Robinson, L., & Sykes, A. (2014). Listening to students’ views on NSS data for quality enhancement. 
Health and Social Care Education, 3, 35–40. https://​doi.​org/​10.​11120/​hsce.​2013.​00035

R Core Team, 2022. R: A language and environment for statistical computing. R Foundation for 
Statistical Computing, Vienna, Austria. URL https://​www.R-​proje​ct.​org/. Accessed 10 May 2022

Sabri, D. (2013). Student evaluations of teaching as ‘fact-totems’: The case of the UK National Student 
Survey. Sociological Research Online, 18, 148–157. https://​doi.​org/​10.​5153/​sro.​3136

Satterthwaite, J. D., & Vahid Roudsari, R. (2020). National Student Survey: Reliability and prediction of 
overall satisfaction scores with special reference to UK dental schools. European Journal of Dental 
Education, 24, 252–258. https://​doi.​org/​10.​1111/​eje.​12491

Sidorkin, A. M. (2016). Campbell’s law and the ethics of immensurability. Studies in Philosophy and 
Education, 35, 321–332. https://​doi.​org/​10.​1007/​s11217-​015-​9482-3

Simpson, A. (2018). The structure of surveys and the peril of panels. Studies in Higher Education, 43, 
1334–1347. https://​doi.​org/​10.​1080/​03075​079.​2016.​12523​21

Singh, J. (1990). Voice, exit, and negative word-of-mouth behaviors: An investigation across three 
service categories. JAMS, 18, 1–15. https://​doi.​org/​10.​1007/​BF027​29758

Smithson, J., Birks, M., Harrison, G., Nair, C. S., & Hitchins, M. (2015). Benchmarking for the effective 
use of student evaluation data. Quality Assurance in Education, 23, 20–29. https://​doi.​org/​10.​1108/​
QAE-​12-​2013-​0049

Spence, C. (2019). ‘Judgement’ versus ‘metrics’ in higher education management. Higher Education, 
77, 761–775. https://​doi.​org/​10.​1007/​s10734-​018-​0300-z

Surridge, P. (2008). The National Student Survey 2005-2007: Findings and Trends. National Education 
Funding Council for England.https://​resea​rch-​infor​mation.​bris.​ac.​uk/​en/​publi​catio​ns/​the-​natio​nal-​
stude​nt-​survey-​2005-​2007. Accessed 16 Feb 23.

Tilahun, B., & Fritz, F. (2015). Comprehensive evaluation of electronic medical record system use and 
user satisfaction at five low-resource setting hospitals in Ethiopia. JMIR medical informatics, 3(2)

Thiel, J. (2019). The UK National Student Survey: An amalgam of discipline and neo-liberal 
governmentality. British Educational Research Journal, 45, 538–553. https://​doi.​org/​10.​1002/​berj.​
3512

Turnbull, S. (2018). A guide to UK league tables in higher education (No. HEPI 101). Higher Education 
Policy Institute. https://www.hepi.ac.uk/2018/01/04/guide-uk-league-tables-higher-education/. 
Accessed 16 Feb 23.

Williamson, B., Bayne, S., & Shay, S. (2020). The datafication of teaching in higher education: Critical 
issues and perspectives. Teaching in Higher Education, 25, 351–365. https://​doi.​org/​10.​1080/​13562​
517.​2020.​17488​11

Wilson, K. L., Lizzio, A., & Ramsden, P. (1997). The development, validation and application of the course 
experience questionnaire. Studies in Higher Education, 22, 33–53. https://​doi.​org/​10.​1080/​03075​
07971​23313​81121

Xu, S., Walter, J. R., & Bhatia, A. C. (2017). Patient-reported online satisfaction for laser and light 
procedures: Need for caution. Dermatologic Surgery, 43, 154–158. https://​doi.​org/​10.​1097/​DSS.​00000​
00000​000862

Yorke, M. (2015). ‘Student experience’ surveys: political, theoretical and empirical dimensions. ‘Student 
experience’ surveys. Chapter 12: Researching Higher Education: International perspectives on theory, 
policy and practice. Routledge, UK.

Publisher’s note  Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

https://doi.org/10.1080/03075079112331382944
https://doi.org/10.1080/03075079112331382944
https://doi.org/10.1080/02602930500099193
https://doi.org/10.1080/02602930500099193
https://doi.org/10.1080/03075070701573757
https://doi.org/10.1080/03075070701573757
https://doi.org/10.1007/BF01405730
https://doi.org/10.11120/hsce.2013.00035
https://www.R-project.org/
https://doi.org/10.5153/sro.3136
https://doi.org/10.1111/eje.12491
https://doi.org/10.1007/s11217-015-9482-3
https://doi.org/10.1080/03075079.2016.1252321
https://doi.org/10.1007/BF02729758
https://doi.org/10.1108/QAE-12-2013-0049
https://doi.org/10.1108/QAE-12-2013-0049
https://doi.org/10.1007/s10734-018-0300-z
https://research-information.bris.ac.uk/en/publications/the-national-student-survey-2005-2007
https://research-information.bris.ac.uk/en/publications/the-national-student-survey-2005-2007
https://doi.org/10.1002/berj.3512
https://doi.org/10.1002/berj.3512
https://doi.org/10.1080/13562517.2020.1748811
https://doi.org/10.1080/13562517.2020.1748811
https://doi.org/10.1080/03075079712331381121
https://doi.org/10.1080/03075079712331381121
https://doi.org/10.1097/DSS.0000000000000862
https://doi.org/10.1097/DSS.0000000000000862

	Ed Harris Metrics of FRONT SHEET
	Ed Harris Metrics of
	Metrics of student dissatisfaction and disagreement: longitudinal explorations of a national survey instrument
	Abstract
	Background
	Methods
	Data extraction and analysis

	Findings
	Trends of survey dimensions
	Predictors of dissatisfaction and neutrality
	Illustrative league table based on dissatisfaction

	Discussion
	Predictors of dissatisfaction
	Drivers of metric gains in satisfaction
	Use of disagreement metrics

	Conclusions
	References



